Economic Dynamics: Solutions
to Selected Exercises

This document contains solutions to most of the exercises for the second edition of
Economic Dynamics: Theory and Computation by John Stachurski.

I'have focused on providing the kinds of answers that I thought would be hard to
find by searching. (For example, the exercises in Appendix A are all quite standard,
since we area treating basic real analysis, and solutions are omitted.)

Solution to Exercise 1.1. The variable X; is normally distributed, since X is con-
stant and constant plus normal equals normal. Moreover X; is normally distributed
whenever X; is normally distributed because linear combinations of independent nor-
mal random variables are themselves normal.

Solution to Exercise 2.1. Here is a modification that produces the maximizer:

set ¢ = —©
for x in S do
if ¢ < f(x) then
set ¢ = f(x)
set x* = x
end
end
print x*

The reason the maximizer is more useful is that it provides more information: The
maximum is easily evaluated once we have the maximizer but the converse is not
true.

Solution to Exercise 2.2. I won't provide a solution to this exercise or the next one, but
I encourage you to write the algorithms up in your favorite programming language
and test them. It will not be hard to iterate until the program is working correctly.
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Solution to Exercise 2.5. Fix x € Sand z € (0,1]. If 7(z) = x, then, since all elements
of S are distinct, the definition of T implies z € I(x). Conversely, if z € I(x), then,
since all intervals are disjoint, we have 7(z) = x.

Solution to Exercise 3.2. Let || - || be a norm on RF and fix x,y € R¥. By the triangle
inequality, x| = [[x — y +yl| < x — yl| + 1yl Hence [lx]| ~ [}yl < [lx — y|. Revers-
ing the roles of x and y yields ||y|| — ||x|| < ||x —y||. The last two inequalities imply
x|l = [[y]l| < ||x —yl|, as was to be shown.

Solution to Exercise 3.3. Only the triangle inequality is nontrivial to verify. To see that
it holds in the case p = oo, fix x,y € RF and i < k. By the triangle inequality in R
we have |x; +y;| < |xi| + |yi] < [|*|leo + ||y]|eo- Maximizing over i gives the triangle
inequality for the norm.

Solution to Exercise 3.4. Let (x,,) and (y,) be as stated. For any n € N, the triangle in-
equality gives 0 < p(yn, x) < p(¥n, xn) + p(xn, x). Since the right hand side converges
to zero as n — oo, we have p(y,, x) — 0, as claimed.

Solution to Exercise 3.43. Suppose that there exists a pair x,y € R with Tx = x and
Ty = y. If x <y, then Tx < Ty, which contradicts the decreasing property. The case
y < x can be ruled out in similar fashion. Hence x = y.

Solution to Exercise 3.44. Let T: S — S be nonexpansive. Fix x € S and (x,) C S. We
have 0 < p(Tx,, Tx) < p(xp, x), so x, — x implies Tx, — Tx. Hence T is continuous
atall x € S.

Solution to Exercise 3.45. Let T be a contraction on S. If x,y € S are distinct fixed
points, then p(x,y) = p(Tx, Ty) and p(Tx, Ty) < p(x,y). Contradiction.

Solution to Exercise 3.47. Let S, T be as stated and fix distinct x,y € S. Taking the
derivative will convince you that T is increasing on S. Assume without loss of gener-
ality that x < y. We then have

ITx—Ty|=Ty—Tx=y—x+e ¥V —e " <y—x=|x—y|

so T is indeed contracting. At the same time, a fixed point of T on S is an x € Ry
satisfying x = x + e~ *. Clearly this is impossible.

Solution to Exercise 4.1. Let (S, 1), x and x’ be as stated. Let x; = h'(x), so that
x¢ — x’. For the sequence (h(x;));>1, continuity implies that ii(x¢) — h(x'). However,
(h(x¢))i>1 = (xt)1>2, and so h(x;) — x" also holds. (Why?) Now we have h(x;) — x’
and h(x;) — h(x"). Since limits are unique, it must be that h(x’) = x'.
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Solution to Exercise 4.2. Fix x € clA. By the definition of closure, there exists a
sequence (a,) C A such that a, — x. Since h(A) C A, we have h(a,) € A for all n.
Therefore, h(x) = lim, h(a,) € cl A. Hence h(cl A) C cl A, as was to be shown.

Solution to Exercise 4.3. This follows directly from the definition of open sets.

Solution to Exercise 4.4. If x’ is another fixed point, then iteration from x’ fails to
converge to x*. Contradiction.

Solution to Exercise 4.5. Let (S, h) be as stated and fix x € S. The set {h"(x)},en
is bounded because S is bounded, and therefore every subsequence contains a con-
vergent subsubsequence. Since S is closed, the limit is in S. Therefore {h"(x)},cn is
precompact as a subset of S.

Solution to Exercise 4.6. Let (S, ) be as stated and fix x € S. Either x < h(x) or
h(x) < x. In the first case, we can apply & to both sides of the inequality to obtain
h(x) < h?(x). Continuing in this fashion proves that (h"(x)),cn is increasing. A
similar argument shows that, in the case where h1(x) < x, the trajectory is decreasing.

Solution to Exercise 4.7. Here’s a counterexample: Take h(x) = 2x, in the sense of
scalar multiplication. If x = (—1,1), then h(x) = (—2,2). Neither x < h(x) nor
h(x) < x.

Solution to Exercise 4.8. The relationship h!(x) = a'x + b Zf;é a' for each t is easily
checked by induction. When |a| < 1, the first term on the right hand side converges
to zero and the second to x* := b/ (1 — a). The reader can confirm that h(x*) = x*.

Solution to Exercise 4.9. The easiest way to prove this is to break it down case by case.
For example, if a = 1 and b = 0, then £ is the identity, which has a continuum of fixed
points. If a = 1 and b # 0, then a fixed point must satisfy x = x + b for nonzero b,
which is impossible. Further details are left to the reader.

Solution to Exercise 4.10. We know that IR is complete and, moreover, |h(x) —h(y)| =
lax —ay| = |a||x —y| for any x,y € R. As |a| < 1, we can apply Banach’s fixed point
theorem.

Solution to Exercise 4.11. For the first claim, take a Cauchy sequence (x,) in (S, p)
and let y, = Inx,. You will be able to verify that the Cauchy property of (x,) in (S, p)
implies that (y,) is Cauchy in (R, | - |). Hence there exists a y € R with |y, —y| — 0.
Equivalently, p(x,,e¥) — 0. Hence (x,,) is convergent in (S, p) and (S, p) is complete.
Moreover, p(h(k),h(k')) = a|Ink — Ink’| = ap(k, k") for any k, k' € S, so h is a uniform
contraction under the metric p. Hence Banach’s contraction mapping theorem applies.
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Solution to Exercise 4.12. Existence of the maximum follows from Weierstrass’ the-
orem. The bound ||Ex|| < A|x| is trivial if x = 0 so suppose otherwise. Then
I|Ex|| = ||x||||Ey|| where y := x/||x||. Since ||y|| = 1, we now have ||Ex| < |x]/A,
as was to be shown. The global stability result follows from Banach'’s fixed point the-
orem when A < 1, since ||[Ex — Ey|| = |[E(x —y)|| < Alx —y]|.

Solution to Exercise 4.13. In view of exercise 4.12, we need only show that A :=
maXx||y||—1 |Ax|| < 1,where || -|| := || - ||oo- This is true because, when ||x|| = max; |x;| =

7

| Ax|[ = max
1

)%
]

Under the stated condition on row sums, the right hand side is < 1.

< miaxE |aij||x;] < mfxz|“if|'
i j

Solution to Exercise 4.14. In view of exercise 4.12, we need only show that A :=
max |y || Bx|| <1, where || - | := || - [l1. Let B = max; Y [jj|. When [|x|| = ¥; |x;]
1, we have

[[Bx]| = Z sz/x] < ZZIbullle < ZZI%IIX;I <B

By assumption, < 1,s0A < < 1.

Solution to Exercise 4.15. Let the stated conditions hold and let x* be the unique fixed
pointof hin S. Fix a € A. Since (S, h) is globally stable, we have a,, := h"(a) — x* as
n — oo. As h(A) C A, the sequence (a,) lies in A. Finally, because A is closed, any
limit point of a sequence in A is also in A. Therefore, x* € A.

Solution to Exercise 4.18. To show that § = 7o g o 7! holds, we can equivalently
prove that §o T = Tog. For x € R, we have 7(¢(x)) = InA + alnx and ¢(7(x) =
InA+alnx. Hence § o T = 7 0 g, as was to be shown.

Solution to Exercise 4.19. Let (S, ¢) and (S, §) be topologically conjugate, with $ o T =
T o g. The stated equivalence holds because

g) =x = (gx) =1(x) = &(r(x)) = 1(x).

1 1 -1

Solution to Exercise 4.20. From ¢ = TogoT !wehave$?> = Togot lotogoTt
70 ¢? o1 ! and, continuing in the same way (or using induction), ¢! = togloT
for all t € N. Equivalently, ' o T = 7o ¢’ for all + € N. Hence, using continuity of T
and 771,

-1

§(x) o' = 1(g'(x) 2 1(x) = §(r(x) = T(x").
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Solution to Exercise 4.21. These facts can be established by applying the results of the
last two exercises. Details are omitted.

Solution to Exercise 4.23. See the Jupyter code book for solutions to this and other
computational exercises.

Solution to Exercise 4.25. Let p be a stochastic kernel on S and let p’ be the t-th order
kernel. By definition, p! is a stochastic kernel on S. Now suppose the same is true at
t — 1. Then p'(x,y) = Y.es p' 1 (x,2z)p(z,y) is nonnegative and, in addition,

Yory) =Y Y r  xnapzy) =Y. ' xz) Y plzy) = Y ' (x2).

yEeS yEeSz€ES z€S yEeS z€S

Using the induction hypothesis now completes the proof.

Solution to Exercise 4.26. The defining expression pf(x,y) = Y,cs p' 1 (x,2)p(z,y) is
just matrix multiplication written out element by element. Regarding these kernels as
matrices, we can equivalently write p! = p'~!p. Thus, p'(x,y) is the (x, y)-th element
of the t-th power of p, as was to be shown.

Solution to Exercise 4.27. Fixing stochastic kernel p, as well as k,j € N and x,y € S,
we have, by lemma 4.2.5,

P y) = (M) () = (MM (y) = 1 (6:M))(2)p"(z,y)

z€S5
Since (0yM/)(z) = pl(x,z), we recover the Chapman-Kolmogorov relation.

Solution to Exercise 4.28. This follows easily from the definitions and induction on t.
The details are omitted.

Solution to Exercise 4.29. See the code book for solutions to this and other computa-
tional exercises.

Solution to Exercise 4.35. At one billion paths per second, total run time is 10'%° /10° =
10! seconds. There are around 3 x 107 seconds in year, so run time in years is more
than 10%3. The universe is estimated to be around 4 x 10'° years old.

Solution to Exercise 4.37. Fix ¢ € Z(S). Ateachy € S,wehave yM(y) = Y .5 p(x, y)P(x).
Since p is a stochastic kernel, easy arguments confirm that yM(y) > Oand Y, cs yM(y) =
1. Hence yM € Z(S).

Solution to Exercise 4.38. Let ¢; and ¥; be as defined in the exercise, i = 1,2. Let
D ={x €S :y(x) > Pp(x)}. Forany A C S, we can decompose the sum over
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A = (AND)U(AND") and apply the triangle inequality to get
F1(A) = F2(A) < ) () =90+ Y [(x) = (%)

xeAND xeAND¢
=) (p1(x) )+ Y, (Palx (x))
AND AND¢

< g(wx) — (%)) + ;(lﬁz(x) —1(x))

The right hand side evaluates to ¥1(D) — ¥2(D) = [¥1(D) — ¥2(D)|. As a conse-
quence of this calculation, we see that

i‘éps [¥1(A) — ¥2(A)| = [¥1(D) — ¥2(D)|

Now observe that

1 — ¢afl = g(llﬂl (x) = ¢a(x)) + ;(wz(ﬂ —1(x))

and, moreover, since ers(v’bl( ) 1/12( ) =

Z(lPl( +2 ¥1(x x)) = Z(lPl() llfz(x))—;(l/}z(x)—lﬁ’l(x))

Combining these results gives |1 — ¢2|| =2 p(P1(x) — Pa(x)) = 2s(y, P2).

Solution to Exercise 4.39. Fix i, ¢’ € £ (S) and Markov operator M corresponding to
stochastic kernel p. We have

d1(pM, p'M) Z ZP X, y)(x) =Y ple )’ (0)| < YN plxy)p(x) —¢'(x)]
y x

X

Reversing the other of the sums and using Y, p(x, y) = 1 gives the desired conclusion.

Solution to Exercise 4.40. If p = Iy, the N x N identity, then every distribution is
stationary.

Solution to Exercise 4.41. If ¢ is a stationary distribution, then ¢(Iy — p + Inxn) =
PlnxN = In. The restriction that the elements of ¢ sum to 1 is imposed by the last
equality.

Solution to Exercise 4.44. Let y* = (a,b). If ¢* is stationary, then, by ¢*M = ¢* and
the choice of p, we must have (a,b) = (b,a). Hence a + b = 1 and a = b. This yields
a = b = 1/2. For a counterexample to the global stability statement, try iterating on

Y =(1,0).
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Solution to Exercise 4.45. This follows directly from the definition and }_, p(x,y) =1
for all x.

Solution to Exercise 4.46. It is clear from the definition that p(x,dy) = q € Z(S)
for all x € S implies a(p) = 1. Regarding the converse, suppose to the contrary
that p(x,dy) and p(x’, dy) are distinct for some x,x’ € S x S. Since both p(x,dy) and
p(x’,dy) are distributions, we can selecta z € S with p(x,z) < p(x/,z). Hence

a(p) < Y pxy) Ap(x,y) <Y p(xy) +p(xz) < ) plx,y) =1
yes y#z yeS

Solution to Exercise 4.48. Evidently
a(p) >0 <= V(x,x')eSxS, JyeSstp(x,y) Ap(x,y) >0
The statement on the right means precisely that p(x, dy) and p(x/, dy) overlap.

Solution to Exercise 4.49. This follows immediately from exercise 4.47, since pt is the
periodic kernel when ¢ is odd and the identity when ¢ is even.

,7) =: € > 0 for some j € S. Under

Solution to Exercise 4.50. Suppose min,¢cs p(x, 7
t) > €. Hence, by theorem 4.3.5, global

this condition, a simple calculation yields «(p
stability holds.

Solution to Exercise 4.51. Shifting a minimum inside a sum makes the value (weakly)
smaller, since we can minimize term by term. Because of this,

a(p') =min ) p'(oy) Ap'(xy) > ) min p'(x,y) Ap'(y) = ) minp' (x,y).
(x,x )yeS yes (xx) yes x

Hence, if the condition of Stokey and Lucas holds, then a(p!) > 0 and (#(S),M) is
globally stable.

Solution to Exercise 4.52. To show that part 2 implies part 1, suppose a(p') > 0 for
some t € N. By theorem 4.3.4 and Banach’s contraction mapping theorem, (£ (S), M)
is globally stable. (We are also using lemma 4.2.5 from page 82 to connect p' and M'.)
But then (#(S), M) is globally stable, by lemma 4.1.5 on page 67.

To show that part 1 implies part 2, let ¢»* be the stationary distribution. Note
that 37 € S with ¢*(7) > 0. By global stability, p’(x,7) — ¢*(7) for any x. Using
finiteness of S, we can obtain a t € N with min,¢g p'(x,7) > 0. But then a(p') > 0, by
exercise 4.50.
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Solution to Exercise 4.53. In view of exercise 4.48, it suffices to provide a pair of rows
of pg that fail to overlap (when regarded as distributions). This is true for the first and
last rows of the matrix.

Solution to Exercise 4.54. Applying exercise 4.48, we have «( pég’ ) > 0 because any
two rows of p7> overlap.

Solution to Exercise 4.58. Let p be the corresponding stochastic kernel. In view of
exercise 4.48, it suffices to show that any two rows of p overlap.

Notice that inventory shifts to zero in one step whenever demand is greater than
Q. Given our definition of b, this is a positive probability event. Hence p(x,0) > 0 for
all x € S. As a result, any two rows overlap.

Solution to Exercise 4.62. Let p be the identity on S and let x, y be distinct points in S.
Both Jy and dy are stationary for p. But (X;) started at x never visits y. Hence d, does
not match the fraction of time the chain spends in each state.

Solution to Exercise 5.1. Fix ¢ € X and (x,y) € S x S. Letting Z be a draw from ¢,
The kernel corresponding to the SRS (5.1) obeys

po(xy) =P{o(x) + Z =y} =P{Z =y —0c(x)} = ¢(y — o (x))

Solution to Exercise 5.5. Some thought will convince you that p(x,y) > 0 for every
(x,y) € S x S. For example, if y > B(x), then the state travels from x to y whenever
WY, =0and W}, | = y — B(x). This is a positive probability event. It follows directly
from strict positivity of p that a(p) > 0. Hence global stability holds.

Solution to Exercise 6.1. These results follow easily from the restrictions on the pro-
duction function and the fact that Z := (0, »), so every shock is positive.

Solution to Exercise 6.2. Code is in the Jupyter code book. Since the draws {ki}?
are IID across i, the sample mean converges to the mean, as per the LLN result in
theorem 4.3.6.

Solution to Exercise 6.10. Let f;; be the kernel density estimate in (6.10). Clearly f, is
nonnegative. Also, since K is a density, for any ¥ € R and é > 0, applying the change
of variable z = (x —y)/J yields

/K(x;y>dx:/1<(z)5dz:5

It now follows from the definition of f, that [ f,(x)dx =1 for all n.




Index 387

Solution to Exercise 6.17. The proof is straightforward: If # and v are arbitrary ele-
ments of the metric space (U,d) and M and N have the stated properties, then

d(MNu, MNv) < d(Nu,Nv) < pd(u,v)
This is all we need to show.

Solution to Exercise 6.20. Since continuity is directly assumed, we only need to check
that functions in ¢ are bounded. But this is obvious because S = [a,o0) and each
p € € is decreasing. Hence p(x) < p(a) < oo forall x € S.

Solution to Exercise 6.21. These claims follow from the fact that convergence in de
preserves weak inequalities. For example, suppose h,, € € for all n and deo (hy, h) — 0
for some function i € bcS. Fixing x € S and noting that uniform convergence implies
pointwise convergence, we have h,(x) > P(x) for all n and h,(x) — h(x). Hence
h(x) > P(x). Since x is arbitrary, h > P on S.

Solution to Exercise 6.22. This is just a matter of checking the definition. Details are
omitted.

Solution to Exercise 6.23. Let /1 and hy be as stated, with fixed points x; and x».
Suppose to the contrary that x; > x,. Then, since h is decreasing, h1(x1) < hi(x2).
Because h; < hp and x; is a fixed point of h;, this yields x; < hp(x3) = x;. Contradic-
tion.

Solution to Exercise 6.24. This is immediate because v(x) is the maximum of [ p(z)¢(z)dz
and P(x). Hence if a [ p(z)¢(z)dz < P(x), then v(x) = P(x). Given that r €
[P(x),v(x)], we now have r = P(x).

Solution to Exercise 6.25. We are considering the unique r € [P(x),v(x)] such that
(6.31) holds. To prove that

r=ua / pla(x —D(r)) +z)¢p(z)dz

as required by the exercise, it suffices to show that r > P(x), for then the claim will
be true by (6.31). But r > P(x) must hold. To see this, suppose to the contrary that
r = P(x). By (6.31), this leads to

7 = max {IX/ p(z)¢(z)dz,P(X)}

At the same time, our hypothsis is « [ p(z)¢(z)dz > P(x), whence r > P(x). Contra-
diction.
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Solution to Exercise 6.27. When we compare P and p*, we understand that the former
is the value of a commodity without storage, while the latter is the value of the same
commodity when we add the possibility of storage. The commodity is more valuable
when it can be stored. (The degree of storability is parameterized by «, so higher «
pushes up p*.)

Solution to Exercise 7.1. The claim is that if A C B, then A(A) < A(B). As in the main
text, let Cr be the set of coverings of F. In addition, let Hr be the set {}_, ¢(I,) : (I,) €
Cr}. By A C B, every covering of B is also a covering of A. Hence Cg C Cy, and,
in turn, Hg C Hu. By lemma A.2.16 on page 335, Hg C H, implies inf H4 < inf Hp.
That is, A(A) < A(B).

Solution to Exercise 7.2. The claim is that if A and B are any two subsets of R¥, then
AMAUB) < A(A) + A(B). To see this, fix € > 0 and choose covers (I2),>1 and (I2),>1
of A and B respectively such that Y, /(1) < A(A) +e/2and ¥, £(IF) < A(B) +¢€/2.
Clearly (UnIf) U (UyIB) contains A U B, so (I2,1E),>1 is a cover of AU B.* By the
definition of A, we then have

AMAUB) < Y (I8 + Y 0(IB) < AMA) + A(B) + e

Since € was arbitrary, the claim has been established.

Solution to Exercise 7.3. The claim is that for any (A,) C PB(R) we have A(U,A,) <
Y. A(An). To see this, fix any such (A,), and any € > 0. Associate to each A, a cover
(I1') j=1 such that ¥, £(I) < A(Ay) +€27". The family (I7'),,j>1 is countable (see the
figure in the proof of theorem A.1.3 on page 324) and covers U, A,. The rest of the
proof is similar to that of exercise 7.2.

Solution to Exercise 7.4. In view of (7.3), to show that R¥ € ¢, we need to demon-
strate that A(B) = A(BNRK) + A(B N (R¥)°) for arbitrary B C R. Since (RF)® = @,
this equality will hold provided that A(@) = 0. This is indeed the case, since ¢ was
allowed to contain empty intervals in its definition, and we set £(@) = 0.

The proof that @ € £ is similar and hence omitted. Thus it remains only to show
thatif N C R and A(N) = 0, then N € .. To this end, pick any such N and any
B C R. The claim will be established if we can show that

A(B) > A(BNN)+ A(BNN°)

41f you want to be more formal and insist that a cover is a single sequence (], ),>1, then you can construct
such a sequence by letting the odd elements [y, J3, J5,. .. equal (I,‘,“) n>1 and the even elements |5, J4, Je, . . -
equal (I5),>1.
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(The reverse inequality holds by subadditivity.) By monotonicity and A(N) = 0, we
have A(BN'N) = 0, so the claim reduces to A(B) > A(BN N°). Since BNN°® C B,
another application of monotonicity yields the desired result.

Solution to Exercise 7.5. Suppose that countable additivity holds. The claim is that
AMUN_, A,) = ¥N | A(A,) for any finite collection of disjoint sets (A,)N_,. Let (A,)N_,
be such a colleciton. The desired equality can be obtained by applying countable ad-
ditivity to the sequence (B;),>1, where B, := A, forn < N and B, := @ forn > N.

Solution to Exercise 7.6. Let A and B be two sets in .¢ with A C B and A(B) < 0.
The claim is that A(B\ A) = A(B) — A(A). To see this, observe that B\ A and A are
disjoint sets with union B. Hence, by additivity, A(B\ A) + A(A) = A(B). Since all
terms are finite, we can rearrange to obtain the desired equality.

Solution to Exercise 7.7. The claim is that A(R¥) = co. Since A(RRF) is a well-defined
element of [0, 0], it suffices to show that /\(le ) is bigger than any real number. To
this end, consider the intervals I, :== (0,n]* := (0,1] x --- x (0,n]. By monotonicity
(exercise 7.1) we have A(R) > A(I,) for all n. By lemma 7.1.1 we have A(I,) = ¢(I,) =
nk. Hence A(R) > n* for all n € N, competing the proof.

Solution to Exercise 7.8. The claim is that countable sets have zero measure. To see
this, A be any countable set, and let (4, ),>1 be an enumeration of A consisting only of
distinct points. By countable additivity and the fact that singletons have zero measure,
wehave A(A) =Y, A({a,}) = 0.

Solution to Exercise 7.9. Let .7 be a 0-algebra on S. The claim is that both S € . and
@ € 7. Since . is closed under complements, it is enough to check that S € .. Since
7 is nonempty by definition, there exists at least one A € .. By the definition of .,
we then have A¢ € ., and therefore AU A¢ € .. But AU A° = S.

Solution to Exercise 7.10. The claim is that if {.#, },ca is any collection of o-algebras
on S, then their intersection . := N7, is itself a c-algebra on S. Let’s just check that
7 is closed under countable unions. To see that this is so, let (A, ) be a sequence of
sets with A, € .7 for all n. The statement A, € .7 is equivalent to A, € .%; for all
«. Fixing any such «, we can use the o-algebra property of . to obtain U, A, € 7.
Since « was arbitrary, we then have U, A, € 7.

Solution to Exercise 7.11. The first claim is that if ¥ is a o-algebra, then (%) = €.
To see this, let € be any o-algebra. On one hand, we have 0 (%) C %, because ¢ is a
o-algebra containing %, and, by definition, ¢(%) is contained in every such collection.
On the other hand, ¥ C ¢(%) also holds, because, by definition, (%) is a o-algebra
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containing € .

Next, let ¢ and 2 be two collections of sets with ¢ C 2. The claim is that 0(%¢) C
o(2). To see this, just observe that 0(2) is, by definition, a c-algebra containing 2,
which in turn contains . But 0(%) is the the smallest o-algebra containing 4. Hence
o(¢) C o(2).

Solution to Exercise 7.12. To see that #(S) contains the closed subsets of the metric
space S, let F be any closed subset of S. Since G = F¢ is open, G € #(S). Since A(S)
is a o-algebra, and therefore closed under complementation, it follows that F = G€ is
again in %(S).

To see that Q € #(IR), observe that any singleton is closed, and hence, for a ratio-
nal number r € @, we have {r} € #(S). Since @ can be expressed as the countable
union of such sets, and since %(S) is closed under countable unions, we conclude that

Q € A(9).

Solution to Exercise 7.13. Let .o/ be the set of all open intervals (a,b) C R. The claim
is that 0(«/) = ZA(R). To see this, observe first that since &/ C ¢, we must have
o(e) C 0(0) = Z(R). To show that 0(0) C () it is sufficient to prove that
o(4/) contains the open sets. (Recall that () is, by definition, contained in every
o-algebra that contains the open sets.) As mentioned in the hint to the exercise, every
open subset of R can be expressed as a countable union of open intervals. Since o (%)
contains all the open intervals and is closed under countable unions, we conclude that
o (<) contains the open sets.

Solution to Exercise 7.14. Let y be a function from . to [0, co] such that y is countably
additive on . and u(A) < oo for some A € .. The claim is that y(®) = 0. To
see this, just observe that since A is the disjoint union of @ and A, we have u(A) =
1(D) 4+ u(A). Since p(A) is finite, we can cancel to obtain (@) = 0.

Solution to Exercise 7.15. The claim is that if y is a measure on (S,.¥), E,F € . and
E C F,then u(E) < u(F). To see this, suppose first that y(F) = oco. In this case we have
nothing to prove. So suppose instead that y(F) is finite. Applying F = EU (F \ E), we
have A(F) = A(E) + A(F \ E). All terms are nonnegative, and the desired inequality
follows.

Solution to Exercise 7.16. Let 1 be a measure on (S,.#), and let A, B € .. The claim
is that u(AUB) < u(A) + u(B). To see this, note that A U B can also be written as the
disjoint union (A \ B) U B. By additivity and monotonicity (exercise 7.15), we have

AMAUB) = A(A\ B) + A(B) < A(A) + A(B)
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Solution to Exercise 7.17. Let (A,),>1 be a sequence in ., and let i be a measure
on .. The first claim is that if A, 1T A, then u(A,) T u(A). To see this, let B = A;
and B, = A, \ A, for n > 2. The sequence (Bj,) is disjoint with Uﬁlen = Ay and
UnBy = A. Applying countable additivity to this sequence, we have

k
H(A) = u(UyBy) = kh_r)grgﬂ(Bn) = kh—{ilo 1(Ag)

as was to be shown.

The second claim is that if y(A;) < co and A, | A, then u(A,) | u(A). To see
this, consider the sequence (B,) defined by B, = A; \ A,. It is not difficult to check
that the sequence (Bj;) is increasing, with U,B, = A; \ A. Hence, by the preceding
result, y(By) T 1(A1 \ A). Given that u(A1) < oo, we can apply exercise 7.6 to obtain
(A1) — u(An) T (A1) — p(A), or, equivalently, u(An) L u(A).

Solution to Exercise 7.18. The claim is that the set function y(A) = Y ;c 4 4; is a mea-
sure on (N,B(N)). The condition (@) = 0 is obvious. Regarding countable ad-
ditivity, let (A,) be a disjoint sequence of subsets of N. As usual, let 1{P} be the
indicator function, which is one if statement P is true and zero if it’s false. Note that
u(A) = ¥j>1 1{j € A}a;. Using disjointness, we have 1{j € Uy A, } = 1, 1{j € Au}
for any j. (Convince yourself that the right-hand size is zero when the left-hand size
is zero, and one when it is one.) As a result,

w(UnAy) = Z]l{j € UnAn}a
]

=2 2 1{j € Antaj=} ) 1{j € Au}ta; =} p(An)
jon noj n

Here the third equality holds because Y, Y, buu = Y Y bum whenever the sum-
mands by, are nonnegative.

Solution to Exercise 7.19. The claim is that dx(A) := 14(x) :=: 1{x € A} is a prob-
ability measure on (S,.%). That 6,(S) = 1 is obvious. The claim 6,(®) = 0 does
not need to be checked (exercise 7.14). Regarding countable additivity, let (A,) be a
disjoint sequence in .. We saw in the solution to exercise 7.18 that 1{x € U,A,} =
Y., 1{x € A,}. In other words, dx(UnA,) = Y, 0x(An), as was to be shown.

Solution to Exercise 7.20. The claim is that F(x) = u((—o0,x]) is a cumulative dis-
tribution function on R. Nonnegativity of F is obvious. To see that right-continuity
holds, let (x,,) be a real sequence with x, | x. Let A, := (—o0,x,]. It is not difficult
to check that A, | A := (—oo,x]|. Hence, by exercise 7.17, we have pu(Ay,) | u(A),
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or F(x,) | F(x). Since x was arbitrary, F is right-continuous on R. The proofs that
limy_s_ F(x) = 0 and limy_,« F(x) = 1 are similar and left to you, the reader.

Solution to Exercise 7.21. The claim is that A(1¢y) = 0. This follows directly from the
fact that Q has zero Lebesgue measure (exercise 7.8) and the definition of the integral
for simple functions on page 170. In particular, A(1g) = A(Q) = 0.

Solution to Exercise 7.22. We have 5,5’ € 5.7 and v > 0. The first claim is that
vs € s.7F and p(ys) = yu(s). This is straightforward, since for s = YN a, 14, we

have
N

N
rs5(x) = ;anﬂAn(x) = ) vaula, (%)

n=1

(In what follows, the argument x is usually omitted.) It is now clear that ys € s.#7,
and

N N
pu(ys) = ;wnu(fln) =7 ;anu(fln) = yu(s)

The second claim is that s + s’ € s.%" and p(s + ') = u(s) + u(s’). We prove it only
fors = aly and s’ = Blp, where A, B € .. A little thought will convince you that

s+s" = alyg+ (¢ +B)Lpna + Blpa (7.12)

These three sets are disjoint, and the constants are all nonnegative, sos + s’ € s as
claimed. Moreover, by (7.12) and additivity of y,

u(s+s") = au(A\B) + (a +B)u(BNA) + pu(B\ A)
=a{p(A\B) +u(BNA)}+p{u(B\ A) +u(BNA)}

ap ((A\B)U(BNA))+pu((B\A)U(BNA))

= apu(A) + Bu(B)

The last expression is just j(s) + p(s’), and the proof is done.

The last claim is monotonicity: s < s’ implies p(s) < u(s’). We prove it only for
s =al, and s’ = Blp, where A, B € .. The general case can be found in any text on
measure theory. To this end, let s and s’ be as above. Note that «, § > 0 by assumption.
If B =0, thens’ = 0 and hence « = 0, in which p(s) = p(s’) = 0. If, on the other hand,
B > 0, then we must have both « < fand A C B, as any other possibility would
contradict s < s’. Hence u(A) < u(B),and u(s) = apu(A) < Bu(B) = u(s').

Solution to Exercise 7.24. The first claim is that every f: S — R is P(S)-measurable.
To see this, we only need to check that f~1(B) € B(S) for arbitrary B € %(RR). This is
trivial, because f~1(B) is a subset of S by definition. The second claim is that for . :=
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{S, @}, only the constant functions are .”-measurable. To see this, let f(x) = a € R
for all x € S. Pick any B € %. Suppose first that & € B. In this case, f 1 (B) = S, and
S € .. On the other hand, if « B, then f~1(B) = @, which is once again an element
of .. Finally, to see that any nonconstant f is not .#-measurable, let f take at least
two distinct values « and B. Let B € Z(IR) contain « but not . Then f~!(B) is neither
the empty set nor the whole set S. Hence f~1(B) ¢ .#, and f is not .#-measurable.

Solution to Exercise 7.25. The claim is that for arbitrary measurable space (S, ), we
have s.# C m.”. To see this, let s be any element of s.”. Recall from the definition
thats = ZnNzl &y 14, where the sets Ay, ..., Ay are nonempty, disjoint and A, € %
for all n. Pick any B € A(R). Let I be all nin 1,...,N such that a, € B. Then
fY(B) = UpejAy. Since A, € . for all n and . is a o-algebra, we conclude that
f~1(B) € .#,and hence s € m.7.

Solution to Exercise 7.26. Let S be a metric space, and let f: S — R be continuous.
The claim is that f is Borel measurable, in the sense that elements of Z(RR) are pulled
back into elements of A(S). To see this, let & be the open sets of R. By definition, &
is a generating class of Z(R), and hence, by lemma 7.2.3 on page 173, it is enough to
show that f~1(0) € #(S) for all O € &. By theorem 3.1.10 on page 48, we know that
f~1(O) is an open subset of S. But %(S) contains all the open sets, so we are done.

Solution to Exercise 7.27. The claim is that if f: R — R is either increasing or de-
creasing, then f is Borel measurable. Let’s check the increasing case, since the de-
creasing case is very similar. To this end, recall that f will be Borel measurable if
{f <b} € ZR) forallb € R. Fixany b € R, and consider the set {f < b} = {x €
R : f(x) < b}. A little thought will convince you that this set is either of the form
(—o0,a) or (—oo,a]. The first set is open, and hence Borel measurable. The second
set is closed, and closed sets are also Borel measurable (theorem 7.1.7 on page 163).
Hence f is Borel measurable as claimed.

Solution to Exercise 7.28. The claim is that if (S,.”’) is a measurable space, if (f,) C
m.#,and if f = sup,, f; is finite (i.e., real-valued at each x € S), then f € m.%. To see
this, fix any b € R. From the definition of the supremum we have

{f<b}={xeS:f(x)<b}=nu{xeS: fulx) <b} €.
The result now follows from lemma 7.2 .4.

Solution to Exercise 7.29. Let f € m.”. The claim is that |f| € m.”. To see this, fix
b € R. By lemma 7.2.4 on page 173, it is enough to show that {|f| < b} € .#. Clearly
{IfI < b} ={f <b}n{f > —b}. The intersection is in . by the measurability of f
and the fact that . is a c-algebra.
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Solution to Exercise 7.30. Let v € Ry and f € m.#*. The first claim is that (v f) =
Yu(f). To see this, let (s,) C 5. with s, T f. Clearly s, 1 vf also holds. Recalling
the definition of the integral in (7.13) and proposition 7.2.1 on page 171, we have

p(rf) = lim p(yse) = lim yp(s) =7 lim p(sn) = yu(f)

A subtle point here is that, as discussed after the definition of the integral was given,
if (s},) is any sequence in s.# " with s}, 1 g, then lim, u(s),) = p(g). It doesn’t matter
which one we pick. This is why the first equality in the preceding expression is valid.

The next thing we need to check is that if f,g € m. 7, then u(f +g) = u(f) +
1(g). The proof is very similar to the last one. Observing thatif s, 1 f and s}, T g, then
sn+ s}, T f + g. Using proposition 7.2.1 again, we get

w(f+g) = Hm p(sp+sy) = lim [u(sn) + p(sy)] = p(f) + p(3)
Using the last two results one after another yields M3.

Solution to Exercise 7.31. Let A, = {s € s.#T : 0 <s < h}forh € {f, g} If f < g
pointwise on S, then Ay C A,. The expression for the integral in (7.14) now implies

that u(f) < u(g)

Solution to Exercise 7.32. Let jI be as defined in the exercise and fix (4,) C .77. If
(Ay) is disjoint, then 1., 4, = Y, 14, holds. Using M3 and M5, we obtain

ﬁ(UnAn) =Hu (Z ]lA,,> = I}I_I;EOV <Z 114;1) = }}1_{120 Z .”(]lAn) = Zﬁ(A'fl)

n<k n<k

Hence countable additivity holds. The property fi(@) = 0 follows directly from M1.

Solution to Exercise 7.33. Let (E,;) C . have the stated properties. If f := 1, f, and
fn := 1g,, then f, T f pointwise on S. Hence, by M5, u(f) = lim, e p(fy). In view
of M1, this becomes u(U,E,;) = limy, e #(E;), which is what we need to show.

Solution to Exercise 7.34. Regarding the first statement, we have f = f1g + flg..
Hence u(f) = u(f1g) + p(f1ge). Since u(E) = 0, part 2 of theorem 7.3.5 gives u(f) =

u(fLge).
Regarding the second statement, fix f, ¢ € %} (u) with f = g py-a.e. Let E be the set
on which f and g disagree. Then, since y(E) = 0 and f = g on E¢,

u(f —g) =p(le(f —g) +u(lee(f —g)) =0.
Hence u(f) = pu(g)-
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Solution to Exercise 7.35. The claim is that f < g p-a.e. implies u(f) < u(g). So
suppose f < ¢ pi-a.e. Then, using f = f* — f~ and g = ¢* — ¢, we have

]lch+ + 1gg™ < ]lEcg+ + 1pcf™ (7.16)

everywhere on S, where E is all x such that f(x) > g(x). We now have ordered
nonnegative functions, so, applying M3 of theorem 7.3.5 combined with additivity
(M1) yields

w(Leef ") +u(leeg) < p(lpeg™) + p(lpef ), (717)
Rearranging gives pt(1gc f) < p(1gcg). Since E has measure zero, p(f) < u(g).

Solution to Exercise 7.36. We need to show that |f| € £ (i) and |u(f)| < u(|f]).
The first part follows from |f| = f + f~ and the definition of %] (1), which requires
u(ft) < ooand u(f~) < co. For the second claim, we have

Ol = lu(fT = FOl=n(f) =< p(f ) +u(f) =p(f"+f7) =nlfD)

Solution to Exercise 7.37. To see that (1 o T1)(@) = 0, just observe that, for any
transformation T, we have T~1(@®) = @. (Since T is a function, each point in the
domain has to be mapped to some point in S'.)

Regarding countable additivity, let (A,) C .#’ be disjoint and let B, = T~1(A,).
By lemma A.1.1 on page 323, we have T~1(U,A,) = U,T"1(A,) = UyB,. Since T
is a function and (A,) C %’ is disjoint, the sequence (B) is also disjoint. Hence
#(UnBy) =Y, u(By). That s,

u(TH(UnAn)) = p(UnBy) = ZV(Bn) = ZV(T_l(An))

Put differently, (4o T~1)(UpAn) = ¥ (o T~1)(A,), as was to be shown.

Solution to Exercise 7.38. The proof that p satisfies the definition of a pseudometric is
routine. Distinct points can indeed be at zero distance, since x = (1,0) and y = (1,1)

obey p(x,y) = 0.

Solution to Exercise 8.2. Although the functional form for the law of motion is more
complex, the solution is conceptually the same as the solution to the previous exercise.
Further details are omitted.

Solution to Exercise 8.3. It suffices to show that

Y=sf(x)W+(1-9d)xand W ~ ¢p —> YN¢<]/—(1—5)x) Sfl
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where the right hand side is understood as a density in y. This implication follows
from theorem 8.1.3 with ¢ := (1 — d§)x and I’ = sf(x).

Solution to Exercise 8.4. We can follow the same reasoning we used for exercise 8.1.4

to obtain
1

f(X)> sA(x)f(x)

- Y
p(x/]/) - 4) <SA(X)

Solution to Exercise 8.5. The solution is essentially the same as that for Exercise 4.25
on page 81, after replacing sums with integrals.

Solution to Exercise 8.6. We need to show that [ p(x,y)¢(x)dx = ¢(y) for any given
y € R, where p has the form p(x,y)dy = N(ax,1) and ¢(dy) = N(0,1/(1 —a?)). If

we fix y € R, write out the relevant densities and cancel constants, this is equivalent
to showing that

(y—ax)?  x2(1—a?) B y2(1 —a?)
m/exp( 5 - 5 dx = exp B E—
Expanding the squares, the left hand side can be written as
1 —y? + 2axy — x?
Wor- /exp ( Y > J > dx
2
B y(1-a?) / ay)? + 2axy — x?
= exp ( 5 ) T exp < > dx

Since — (ay)? + 2axy — x> = —(x — ay)?, the integral evaluates to v/27t. This completes
the proof.

Solution to Exercise 8.7. Suppose that P is a stationary density for p. Then p*M! =
* for all t, which means that ¢*(y) = [ p'(x,y)p*(x)dx forallt € N and y € R. Fix
y € R and note that, for any t € ]N and x € R, we have p!(x,y) < 1//2mt < 1//27.
Hence p!(x,y)¢*(x) is dominated by the integrable function (1/+/27)y*(x). Since
p(x,y) — 0ast — oo for any given x, the dominated convergence theorem implies
that

—hm/p X, Y)Y

Since y € IR was chosen arbitrarily, we conclude that * is not a density. Contradic-
tion.
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Solution to Exercise 8.8. If m # n, then [pn — Pm| = L, yq1) + L, m+1), due to the fact
that the supports of these functions are completely disjoint. Hence d1(¢n, $m) = 2, as
claimed. As a result, all points in the sequence (¢, ),>1 are isolated in D(S), and no
convergent subsequence exists.

Solution to Exercise 8.9. Fix ¢ € D(S) and n € N. We have

M) = A(Lo1/m®) + MLayny®) = MLo/mP) + AL n1)ldn — ¢1)

Invoking monotonicity gives

M) <AL (o1/m®) + AlPpn — ¢1)-

The first term converges to zero in n by the dominated convergence theorem. The
second converges to zero in 1 by assumption. Hence A(¢) = 0.

Solution to Exercise 8.10. Fix x € R. By the triangle inequality and 0 < G(x) <1, we
have

§()] < {lar](1 = G(x)) + [B1|G(x) } [x| + ¢
with ¢ = |ag| + |Bo|. The convex combination of two numbers is less than their maxi-
mum, so [g(x)| < y|x| +c.

Solution to Exercise 9.1. Let G be any open subset of R. Since g is continuous, g~ (G)
is open in S, and hence f~1(¢71(G)) isin .Z. Since (go f)"1(G) = f1(g71(G)), the
function g o f pulls open sets back to measurable sets and is therefore Borel measur-
able. (We are using lemma 7.2.3 on page 173.)

Solution to Exercise 9.2. We can ignore the measure zero set 1{x # z} when integrat-
ing, so

Bf = [ f()1{x =2)8:(dx) = £(2) [ 1{x = 2}8:(dx) = £(2)

Solution to Exercise 9.3. These are standard results and details are omitted.

Solution to Exercise 9.4. Let (Q,.7#,P) = (S, ., i) and X be as stated, so that X(s) = s
foralls € S. For any B € .#, we have X }(B) = B € .7, s0 X is certainly measurable.
Moreover, P{X € B} = IP(B) = u(B), so X has distribution p.

Solution to Exercise 9.5. The claim is that X = H~! is a Borel measurable function,
where H is a strictly increasing cdf. Since H is strictly increasing, it follows that H~!
is itself increasing. (You can verify it in a simple proof by contradiction.) The result
now follows from exercise 7.27.
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Solution to Exercise 9.6. Since H is increasing it preserves inequalities, which means
that
P{X<z}=AMx:H }x) <z} =A{x:x<H(z)} = H(2)

Solution to Exercise 9.7. Pick any A, B € 7. We have

P{g(X) € A} N {h(Y) € B} = P{X € g '(A)} n{Y € ()}
—P{X € g (A)} - P{Y € i"'(B)}

where the second equality is by independence of X and Y. We conclude that g o X and
hoY are also independent.

Solution to Exercise 9.8. Let ux := EX and uy := EY. To see that independence
implies Cov(X,Y) = 0, we note that X — ux and Y — py are also independent (see
exercise 9.7 on page 215), so

E(X —pux)(Y —py) =EX —px)E(Y —py) =0-0=0

Solution to Exercise 9.9. Clearly
{Xt ¢ A, Vt e N} = Myen{Xt € A} CNi<{Xs ¢ A}
forall T € N. By monotonicity of IP and independent of the (X;), we then have
P{X; ¢ A, Yt € N} SPyer {Xi & A} = (P{X: € A})T = (1-p(A)T

Since p(A) > 0, the sequence (1 — u(A))T converges to zero in T, implying that the
probability on the left hand side is zero.

Solution to Exercise 9.10. Let (B,) be a disjoint sequence of Borel sets. Recall that, for
such a sequence, we have 1,5, = Y, 1p,. Hence, by linearity of the integral and the
monotone convergence theorem,

pe(UnBy) = A (i ﬂBn<P> = i)\(ﬂsnfl’) = i#zp(Bn)

Solution to Exercise 9.11. If such a ¢ exists, then, by setting B = 1{x = a}, we get
Jp ¢(x)dx = 5,(B) = 1. But theorem 7.3.5 tells us that A(B) = 0 implies [, ¢(x)dx =
0. Contradiction.
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Solution to Exercise 9.12. Evidently & > 0 implies Mh(x) = [ h(y)P(x,dy) > 0 for all
x € S. In addition, if || < M, then

M| = | [ )P < [ 1012, ) < M [ Pl dy) =

Solution to Exercise 9.13. This is easy: For any given x, we have M1g(x) = [ P(x,dy) =
1=1s(x).

Solution to Exercise 9.14. This follows directly from monotonicity of the integral. See,
for example, theorem 7.3.5 on page 179.

Solution to Exercise 9.15. This follows easily from linearity of the integral. See theo-
rem 7.3.5 on page 179.

Solution to Exercise 9.16. Fix x € S. Observe that P(x,B) = ¢{z € Z : F(x,z) € B}
is the image measure of ¢ under z — F(x,z). As a consequence of theorem 7.3.9, in-
tegrating measurable hi: S — R with respect to the image measure means integrating
h[F(x,z)] with respect to ¢. This confirms (9.17).

Solution to Exercise 10.1. Let M € N satisfy |r| < M. If (x,) is any sequence in R and
Y. |xn| converges in R, then so does ¥, x,,. (We say that absolute convergence of the
sum implies convergence.) Moreover, for any w € (2,

> 1
Z |Pt7’o(Xt( NI < ZP M = pr
=0

Solution to Exercise 10.2. Set Yy := YN ; p'ro(X;). Observe that |Yy| < M/(1 — p)
where M is an upper bound on |r|. Since constant functions are integrable when the
measure is finite, we can apply the dominated convergence theorem and linearity of
the integral to obtain

[e0]

Z Pt”U(Xt>

=E lim Yy = lim EYy = ) _ p'Ers(X
L dim Yy = lim BYy =} p'Tre(X;)

t=0

Solution to Exercise 10.3. Fix x € S. The supremum in (10.3) is well-defined because
the set of values {v,(x)}sex is bounded above by M/(1 — p), where M € N obeys
7| < M.
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Solution to Exercise 10.4. The only nontrivial part of this problem is checking that
the correspondence I defined by I'(a) = [0, 4] is continuous. This fact is implied by
lemma B.1.1 on page 341.

Solution to Exercise 10.5. Fix w € bcS. Boundedness of Tw follows directly from
lemma A.2.18 on page 336, which tells us that linear combinations of bounded func-
tions are bounded. Proving continuity is just a matter of checking that all the con-
ditions of Berge’s theorem (page 342) are satisfied. That they are follows from the
assumption that w € bcS, the dominated convergence theorem, and the restrictions
on the primitives. Full details are omitted.

Solution to Exercise 10.6. The aim is to apply Blackwell’s condition. For this we need
to check that T: bcS — bcS is monotone and, for all w € bcS and ¥ € R4,

T(w+91s) < Tw+ pyls (10.13)

That T is monotone has already been established. To verify the inequality (10.13), we
observe that, at any x € S and with fixed v € R4,

T(w + v1s)(x) = max { r(x,u —i—p/ (x,u,z) dz)+p’y} = Tw(x) + py

uel(x)

Hence (10.13) holds, and T is uniformly contracting on (bcS, d) with modulus p.

Solution to Exercise 10.7. Let (P;)%_, be a partition of S. Fix w,v € b#(S) and x € S.

We have ;

k
= ;v(xi)]lp,. (x) — Zw(xi)]lP,- (x)

i=1

|Mo(x) —

Applying the triangle inequality gives
[Mo(x) = Mw(x)| < Z [o(xi) = w(x;)[Lp,(x) < sup [o(x;) —w(xi)]
1<i<k
(The last inequality uses the fact that partitions are disjoint.) Nonexpansiveness fol-

lows directly, since sup; ;- [0(x;) — w(x;)| < d(v, W)eo

Solution to Exercise 10.8. Fix w,v € b#(S) and x € S. Choose i such that x €
[xi, X;i1+1]. We have

[Nw(x) = No(x)| = [A(x)(w(xi) = o(xi) + (1 = A(x)) (w(xis1) = 0(xis1))]
Since convex combinations are less than suprema, we then have

INo(x) — Nw(x)| < Sup [0(xj) — w(xj)]|
<j<
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Nonexpansiveness follows directly.

Solution to Exercise 11.1. To confirm that X;;, — 0 almost surely, it suffices to show
that X, (w) — 0 for all w in (0,1). But this is certainly true, since any w € (0,1)
satisfies 1/n > w for sufficiently large n. The expectation of X, is n? - (1/n) = n,
which converges to +-co.

Solution to Exercise 11.2. Linear combinations of real-valued Borel measurable func-
tions are Borel measurable. Hence X;, — X is Borel measurable. Continuous transfor-
mations of Borel measurable functions are Borel measurable, so | X,, — X| is also Borel
measurable. Hence {|X,, — X| > €} € .7 forall e < 0, as required.

Solution to Exercise 11.3. Let (X;);>1 be a zero mean sequence satisfying the stated
conditions. Since each X; is zero mean, so is X,,. Applying (11.1) on page 251, we have

n n
Var(X,) = ( ZX) —nZZZEXX_%ZZ v (X, X;)
i=1j=1 i=1j
Since Cov(X;, X]-) = 0 for all i # jand Cov(X;, X;) < M for all i, the double sum
above is bounded by (1/n?)nM = M /n.

Solution to Exercise 11.4. Fix ¢ > 0. By the Chebychev inequality (page 214) and
exercise 11.3, we have P{|X,| > e} < M/ (ne?). Now take n — oo.

Solution to Exercise 11.5. It is easy to verify that if T is a uniform contraction with
modulus 7y and fixed point x* on metric space (U, p), then for any given x € U we
have p(T*x,x*) < y*p(x,x*) . Applying this to the Markov operator M associated
with p, along with theorem 4.3.4 on page 92, we have

[P Cedy) = (@y)|| < ¥ lox = vl

forall x € S, where ¢ := 1 — a(p). Using the definition of the norm and the fact that
the norm on the right is bounded by 2 yields the statement in exercise 11.5.

Solution to Exercise 11.6. Since S is finite there exists an H € N with |i| < H. The
definition of m and the triangle inequality give

Y h(y)p*(x,y) —m| =Y h(y)p*(x,y) — Zh(y)ub*(y)’

yEeSs yeSs yEeS

< X )l [Py -9 )|

yEeS
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Combining with |h| < H and the result in exercise 11.5 completes the proof.

Solution to Exercise 11.7. Let L € N be such that |i(x) —m| < L for all x € S. Using
the computations just above exercise 11.7, we have

| Cov(i(X;), h(Xisi)| < ) |1(x) —m|yp* (x)

Y [n(y) — M]P"(x,y)‘

x€S yes
SLY | Y )Pt y) —m| y*(x)
X€S |yeSs

From the result in exercise 11.6, the right hand side is bounded by L ¥,.cs Ky y* (x) =
LK~*, where € [0,1). This verifies the claim in exercise 11.7.

Solution to Exercise 11.8. We just need to check the two conditions of theorem 11.1.7
for the process (Y;) := (h(X¢)). The bound on the covariance terms follows directly
from exercise 11.7. We also require that [Eh(X;) converges to some constant. However,
we assumed that (X;) is stationary, with Eh(X;) = m for all ¢. So this convergence is
trivial. Hence all the conditions of the theorem are verified.

Solution to Exercise 11.9. Fix 4 € b.#(S). We have S = SU @ and the union is
disjoint, so (S) = u(S) + u(?). That u(®) = 0 now follows from finiteness of y(S),
which is part of the definition of a signed measure.

Solution to Exercise 11.11. For both claims, we discuss only u*, since the case of y~
is similar. Regarding the first claim, we need only show that ™ is nonnegative and
countably additive. Nonnegativity is obvious. For countable additivity, take (B;) to
be a disjoint sequence in 4(S). Since (B, N S™) is also disjoint, we have

lﬁ(Uan) = u((UnBy) ﬂSJr) = u(Un(Bp N S+)) = ZV(Bn N S+) = ZP‘+(Bn)

Regarding the claim p(S*) = maxgc 4(s) #(B), for any B € %(S), we have
u(B) =p(BNST)+u(BNS™) <u(BNST) < p(ST)
where the last inequality is by monotonicity of y restricted to S.

Solution to Exercise 11.12. Fix f € m#(S) with A(|f|) < oo and let u(B) := A(1pf).
To verify that 4 € b.#(S), we only need to check countable additivity. So let (B,) C
2(S) be disjoint and recall that, for such a sequence, 1,5, = )Y, 1p,. Hence, by
additivity of A and the dominated convergence theorem,

#(UuBy) = )\(Z Ip,f) = ZA(ﬂan) = ZF(BH)
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To see that ST and S~ form a Hahn decomposition of S with respect to y, we need
only verify that they form a measurable partition of S with y(B) > 0 for measurable
B C St and pu(B) < 0 for measurable B C S~. All of these results are obvious from
the definitions St = {x € S: f(x) >0} and S~ ={x € S: f(x) < 0}.

In addition, " (B) = A(1gf ") holds because

pH(B) =u(BNS") = u(BN{f >0}) = A(Lp1{f > 0}f) = A(Lpf™)
The proof for u~ is similar. Finally,

Iflle=ACfD =AU+ A7) = AMLs+f) + ALs-f) = u(ST) + p(S7)

as was to be shown.

Solution to Exercise 11.13. Fix y € b.Z(S). Let M = maxXyer1 Yacy |[H(A)|. Let A =
{ST,57}, where ST and S~ are as in theorem 11.1.9. Then # is in IT and, moreover,

lullry = u(S*) = pu(S7) = [u(ST)+ [u(S7T)| = Y (A <M

Aent

Moreover, for other 7t € I, we have

Yo (A< Y wANST) = Y w(ANST) =u(ST) —u(S7) = lullrv

Aer Aemn Aemn

Hence M < ||u||Ty. We conclude that M = ||u|| Ty, as was to be shown.

Solution to Exercise 11.14. Let || - || := || - [[7v. As you can easily verify, it suffices to
show that || - || has all the properties of a norm on b.#. In particular, we need to show
that, for any p,v € b.#, we have (a) |p|| = 0iff u = 0, (b) |lau|| = |a|||u|| foralla € R
and (@) [l + vl < [l - |Iv].

For (a), that ||| = 0 when p = 0 is clear from ||y| = maxzerrLacy [H(A)]. To
see that the reverse implication holds, suppose y is not the zero measure. Then there
exists a B € %(S) with |u(B)| > 0. Hence

Il = max y [u(A)] = [u(B)] + |u(B)| > 0.

AEﬂ
Part (b) follows from
laul] = max }_ |ap(A)] = max ) |allu(A)|
Aen Aen
Regarding part (c), we have
I+ vl =max ) [u(A) +v(A)] < max ) [u(A)|+max ) [v(A
Aen Aen Aen

The proof is now done.
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Solution to Exercise 11.15. For each n € IN we have

sup |¢u(B) = @(B)| = |¢u((0,00)) = ¢(((0,00))| = |¢u((0,00))[ =1

BeA(S)

From this fact, combined with lemma 11.1.13, we see that dry (¢, ¢) — 0 fails.

Solution to Exercise 11.16. Let ¢, := 41/, and ¢ := Jy. For fixed h € bcS, we have
¢n(h) =h(1/n) — h(0) = ¢(h). Hence ¢, — ¢ weakly.

Solution to Exercise 11.17. We give a counterexample to the claim that convergence
in distribution implies convergence in probability. Suppose (X, ) is IID and binary,
hitting —1 and 1 with equal probability. The distribution sequence is constant and
therefore convergence in distribution holds. Now suppose there exists a Z such that
X, — Z in probability. Fix € > 0. Note that | X, — X;,| < | Xy — Z| + | X — Z|, s0

| Xy — Xm| > = |Xn—2Z|>€/2 0or |Xpu—2Z| >€/2
Therefore, since P(AUB) <TP(A) +P(B) forall A, B,
P{| Xy — Xn| > €} <P{|Xy — Z| > €/2} + P{| X — Z| > €/2}

Hence P{|X,, — X;;+1| > €} — 0as n — co. But X,, and X,,;1 are independent, so, for

small €,

1
IP{’Xn = Xpp1| > 6} > IP{XH =—land X;;41 = 1} = 4

Contradiction.

Solution to Exercise 11.18. Suppose ¢, — ¢ and ¢, — ¢’, where ¢ and ¢’ are elements
of Z(S). Then, for any h € bcS, we have ¢(h) = lim, ¢, (h) = ¢'(h). But then ¢ = ¢/,
by part 2 of theorem 11.1.16,

Solution to Exercise 11.19. For this model, we have P(x,B) = 1p(x). Given any
distribution ¢ € £(S) and Borel set B,

[ P Bypx) = [ 1p(x)p(dx) = p(B)
Hence ¢ is stationary for P.

Solution to Exercise 11.20. Let G(x) = Ax + b, where A and b are as in example 11.2.10.

Clearly G is continuous. We also need to show that there exists an M < coand « < 1

such that ||G(x)|| < af|x|| whenever ||x| > M. To see that this is so, note that, as

discussed in example 11.2.10, [|G(x)|| = ||Ax + b|| < A||x|| + ||b||. We then have
G 1]l

<A+ 41—
x| [l
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Now choose & € (A, 1). Since ||b]|/||x|| = 0as ||x|| — oo, we will have ||G(x)]||/]|x|| <
« when ||x|| is sufficiently large (more precisely, when ||x|| > ||b]|/(a« — A)).

Solution to Exercise 11.21. The only challenge is to show existence of a norm-like
functionw: S := (0,00) — R4 and constantsa € [0,1) and § € R4 with [ w[sk*z]p(dz) <
aw(k)+ B forallk € S. For this purpose we take w(k) := | Ink|. We saw in lemma 8.2.12
that this function is norm-like on S. Moreover,

/w[sk"‘z]4>(dz) :/|lns—|—¢xlnk+lnz|4>(dz) < aln k| + |lns|—|—/|1nz|¢(dz)

We now have the desired bound with g := |Ins| + [ |Inz|p(dz).

Solution to Exercise 11.22. Let  have density f and v have density g. The claim is
that u A v has density f A g. To see that this is so, we need to show that := p Av
obeys 7(B) = A(1pf A g) for all B € #(S). Fixing such a B, we easily see that 77(B) <
A(1gf) = u(B) and similarly for v. Hence < u and 7 < v. All that remains to be
shown is that, for any x € b.#(S) with ¥ < p and x < v we have ¥ < 5. But this is
also clear, since

x(B) < A(1gf) and k(B) < A(Lpg) => x(B) < A(1gfAg)

Solution to Exercise 11.23. Fix y and v in Z(S). Set M := minyerr Yacr (A) AV(A)
and 7t = {S*,57}, where ST and S~ are the positive and negative set for y — v used
in the proof of lemma 11.2.14 on page 265. By construction, #(B) < v(B) for B € 5~
and u(B) > v(B) for B € S*. Since 7 is a measurable partition, we have

M < ) p(A)Av(A) = (pAv)(ST) + (uAv)(ST) = u(ST) +v(ST) = aff(p,v)

Aenr

At the same time, for any v € 11,

aff(u,v) = Y (Av)(A) < Y u(A) Av(A)

Aem Aem

so aff(y,v) < M also holds. Hence aff(y, v) = M, as claimed.
Regarding the second part of the question, clearly

aff(p,v) = (p Av)(S) < pu(S) =1

Moreover, if 4 = v, then, since every 7t € Il is a measurable partition.

aff(y,v) = min ) p(A) Ap(A) =min ) p(A) =1

Aer nell Aer
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Finally, if  and v are distinct, then there exists a B € #(S) with u(B) < v(B). As a
result,

aff(1,v) = min ¥~ (A < 1(B) Av(B) + ju(B) Av(B) < v(B) +v(B) =1

T(GHAGTE

Solution to Exercise 11.24. Suppose (11.15) holds and fix x,x" € S. We have PJ* > ev
and Pg? > ev, so PI* A P;’,l > ev. Evaluating at S gives aff(P,’C”,P)’:}) > €. Hence
a(P™) > e > 0.

Solution to Exercise 11.25. Suppose condition M holds for some m € N and € > 0.
Fix x,x" € S. We have (P{ A PJ})(S) = P"(x,S7) + P™(x/,S*), where S~ and S* are
negative and positive for P"(x,dy) — P"(x’,dy) respectively. In addition, ST = (S™)°.
Hence, by condition M,

aff(Py", Plt) = (PP AP)(S) = P"(x,57) + P"(x/,(S7)°) > e > 0.
As a result, a(P™) > 0.

Solution to Exercise 11.28. If the SRS is monotone increasing and h € ibS, then x < x’
implies h[F(x,z)] < h[F(x’,z)] forall z € Z, so, by monotonicity of the integral,

M(x) = / h[F(x,2)]¢(dz) < / h[F(x',2)]¢(dz) = Mh(x')
Hence Mh € ibS, as was to be shown.

Solution to Exercise 11.29. Let B € Z#(S) be an increasing set. The function 1p is
bounded and Borel measurable. In addition, with x < x’, we have x € B implies
x" € B and hence 15(x) < 1p(x’). The reverse implication follows from similar logic.

Solution to Exercise 11.30. Let B be an increasing set and let the SRS be monotone
increasing. Fix m € N. In view of exercise 11.29, the function M1y is increasing.
Applying M to this function proves that M21j is increasing and so on up to M 1.
But P™(x, B) = M™15p(x), so x — P™(x, B) is increasing as required.

Solution to Exercise 11.31. Let ¢** € Z(S) satisfy ¢**M = ¢** and suppose that
(11.31) holds. Fix h € ibS. We then have

P (h) = <¢**Mf)(h) — p*(h)

From this argument we see that i** ( )
rem 11.1.16 on page 257 now gives ¢p** =

= for all h € ibS. Applying theo-
pplymg
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Solution to Exercise 11.32. The claim in exercise 11.32 holds because N; := U;<i{ X} <
X} is increasing in the sense of set inclusion: if the paths have become ordered some
time prior to j, then they have become ordered some time prior to j + 1. Hence, by
exercise 7.17 on page 165, we have

P U0 {X < Xi} = im P Uy {X; < Xi} =1 lim P Ny {X; £ X}
]—00 - ]—00 -

Solution to Exercise 11.33. We prove only the first inequality. Since a < ¢ < b, the set
[c, b] is an increasing subset of S = [4, b], so, by exercise 11.30 and the fact that the SRS
is monotone increasing, the function x — P™(x, [b, c]) is increasing. As a consequence,

P"(x,[c,b]) > P™(a,[c,b]) > €

forall x € S.

(If you wish to check the second inequality, you can introduce the notion of a de-
creasing set, defined analogously to an increasing set, and then show that (i) the inter-
val [a,c] is decreasing in S and (ii) the function x — P™(x, B) is decreasing whenever
B is decreasing.)

Solution to Exercise 11.34. The first claim is that all measurable subsets of order in-
ducing sets are order inducing. This is quite obvious because infima over smaller sets
are larger. So if, say, inf,cc P™(x,{z : z < c}) > 0, then the same is true when we take
the infimum over C’ C C.

The second claim follows from the first. It says that, to check the order norm-
like property, we only need to check that sufficiently large sublevel sets are ordering
inducing. This is true because smaller sublevel sets are contained in these larger ones,
and hence are automatically order inducing.

Solution to Exercise 11.35. If v(x) := 1/x + x, then sublevel sets of v are closed inter-
vals in S. Hence, by the argument immediately above the exercise, the function v is
order norm-like on S.

Solution to Exercise 11.36. Fix any constant a; € (0,1). Since limy ;0 f(x)/x = 0, we
can choose a 7y € S satisfying

sfF()EW; <agx Vx>v
Given monotonicity of f, we can take a §; € R4 with

sf(x)EW; < By Vx <v
Combining these two inequalities, we get

Mo (x) =sf(x)EW; < ax+ B =wqo(x)+p1 VxeS
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Solution to Exercise 11.37. Fix any constant ap € (0,1). Since lim,_,o f(x)/x = o0, we
can obtain a iy € S satisfying

1 1
| < a=
E [sf(x)WJ Sty V<Y

Using monotonicity of f, we can also choose a B, € R4 with

Combining these two inequalities, we get

Moy (x) _E{sf(xl)wl] Sth%—Fﬁz:DCZUz(X)-F,Bz Vxes

Solution to Exercise 11.38. This is straightforward: Fix x,x" € C. By the (v, €)-small
property, we have P, > ev and P, > ev. As a consequence, by the definition of the
infimum, Py A Py > ev. Evaluating at S yields y(x, x") > €, as claimed.

Solution to Exercise 11.39. The claim is that C’ C C is small whenever C is small and
C’ is measurable. This is obvious: If the bound P(x, A) > ev(A) is true for all x € C,
then certainly it is true for any x € C' C C.

Solution to Exercise 11.40. Let P(x, dy) = p(x,y)dy. Let ¢ have the stated property (g
is nonnegative, measurable, [ ¢(y)dy > 0and p(x,y) > g(y) forallx € Cand y € S).
Fix x € Cand A € #(S). We have [, p(x,y)dy > 1(A) when 7 is the Borel measure
given by #7(B) := [; g(y)dy. Sete :=1(S) = [g(y)dy > 0and v(A) = 5(A)/e. Then
P(x,A) > ev(A). Hence C is small for P.

Solution to Exercise 11.41. It suffices to show that, for all b € R, the interval C :=
[—b, b] is small for this kernel, since every bounded measurable set lies in such an
interval. We will only use the fact that p is everywhere positive and continuous on
R x R, which in turn implies the existence of a constant » > 0 such that p(x,y) > r
whenever —b < x,y < b. Now set g = rlj_;. For x € C, we have p(x,y) >
r1i_yp = & Applying exercise 11.40, we see that C is small for P.

Solution to Exercise 11.42. Assume the conditions of lemma 11.3.16. We can also
assume, without loss of generality, that v in the lemma satisfies v > 1. (It is not
difficult to confirm that if the lemma holds for some v, « and 8 then it also holds
for the function v’ := v + 1 and constants «’ := « and f’ = g+ 1.) Now pick any
A€ (w,1),setC:={x:v(x) < B/(A—wa)} and L := B. Note that C, a sublevel
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set, is small (by assumption). We claim that then v, C, A, and L satisfy the conditions
of definition 11.3.15. To see this, we first take x € C. Then Muv(x) < av(x) + B <
Av(x) 4+ L1c(x) At the same time, if x ¢ C, then v(x) > B/(A —«), so

NZIJZ()S) gzx+v(ﬁx)§o<+(/\ac)

Hence, in both cases, Mo (x) < Av(x) 4+ L1c(x).

I
=

Solution to Exercise 11.43. Recall from the solution to exercise 11.40 that, under the
stated conditions, C is (e, v)-small for P with € := [ ¢(y)dy > 0 and v defined by

A) = [,8(y)dy/e. Since [-g(x)dx = ev(C), itis clear that [~ g(x)dx > 0 implies
v(C) > 0. Hence P is aperiodic.

Solution to Exercise 11.44. Recall that the kernel P for the STAR model satisfies P(x, dy) =
p(x y)dy where p(x,y) = ¢(y — g(x)). Fix f € D(S) and let y € Z(S) be defined by

= [ f(x)dx. Since ¢ is everywhere positive, for any x E Sand B € #(S) with
posmve Lebesgue measure, we have P(x,B) = [ ¢( x))dy > 0. If u(B) > 0,
then A(B) > 0, so P(x, B) > 0. (Integrals of positive funct1ons over sets of positive
measure have positive value.) Hence P is p-irreducible.

Solution to Exercise 11.45. We need to show (a) that p(x,y) > g(y) forall x € C
and y € R, and (b) that [.g(x)dx > 0. Regarding (a), fix x € C. If y € C, then
p(x,y) > 6 = 61c(y) =: g(y) by definition of 6. If y ¢ C, then g(y) = 0, so the
inequality is trivial. Hence (a) holds. Regarding (b), recalling that A(C) > 0, we have
8 [ 1c(x)dx = 6A(C) > 0. The proof is now done.

Solution to Exercise 12.1. Recall that f,, — f uniformly implies f;, — f pointwise.
Hence, if (f,) C ibcS and f, — f € bcS uniformly, then f is increasing. Indeed,
x < x" implies fy(x) < fu(x") for all n and limits in R preserve weak inequalities.
Hence f(x) < f(x'). The same is not true for the set of strictly increasing functions
because limits to not in general preserve strict inequalities.

Solution to Exercise 12.2. Under the stated hypothesis, the weak inequality Tw(x) <
Tw(x") in the proof of theorem 12.1.1 can be strengthened to Tw(x) < Tw(x'). Hence T
sends ibcS into the strictly increasing functions in ibcS. Since v* € ibcS, as established
by theorem 12.1.1, it follows that Tv* is strictly increasing. But then v* is strictly
increasing, since v* = Tv*.

Solution to Exercise 12.3. This just a matter of checking the conditions of theorem 12.1.1.
Clearly a < a' implies I'(a) = [0,a] C [0,a'] = I'(a’). Also, both rewards and the
next period state are increasing in the current state. (The transition function is f (s, z),
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which is a function of s, the action, and not the state. Hence f (s, z) is weakly increas-
ing in the state a.)

Solution to Exercise 12.4. Let ¢ and / satisfy the stated conditions and let f = g+ h.
Fix x,x" € Swithx < x"and u, v’ € T'(x) NT(x") with u < u’. We have

Flou') = Flx,u) = g(x,u') + hx,u') — g(x,u) — h(x, 1)
= [g(x,u) — g(x, )] + [(x, ') — h(x, )]

Since g has strictly increasing differences and h has increasing differences, the last
term is strictly dominated by g(x’,u’) — ¢(x',u) + h(x,u’) — h(x,u), which equals

[ ) = f(xu).

Solution to Exercise 12.5. The correspondence is I'(a) = [0,a], which is a decreas-
ing set in IR4. That rewards have strictly increasing differences under the stated
assumptions was proved in 12.1.3. Hence we need only check the last condition
of corollary 12.1.5, which is that (x,u) — [ w[F(u,x,z)]¢(dz) has increasing differ-
ences whenever w € ibcS. In the optimal savings model, this translates to (x,u) —
J w(f(u,z)]¢(dz), which certainly has (weakly) increasing differences on grT, being
independent of x.

Solution to Exercise 12.6. In exercise 12.1, we proved that ibcS is a closed subset of
(bcS, ds) by invoking the fact that weak inequalities are preserved under pointwise
limits. The proof that €’ibcS is a closed subset of ibcS is very similar in spirit and
further details are omitted.

Solution to Exercise 12.7. The argument is very similar to that of exercise 12.2. Un-
der the stated condition, T maps elements of ¢’ibcS into strictly concave elements of
€ibcS. Since v* € €ibcS and Tv* = v*, strict concavity of v* holds.

Solution to Exercise 12.8. The steps are quite routine by now, given the previous re-
sults, and the details are omitted.

Solution to Exercise 12.9. Let g: [2,b] — R be strictly concave and suppose that x
and x’ are distinct maximizers in [4, b], with (necessarily) common value m = g(x) =
g(x"). Then, by strict concavity,

£(0.5x 4+ 0.5x") > 0.5¢(x) + 0.5¢(x") = m.

Since x” := 0.5x + 0.5x" is in [a,b], this contradicts the statement that x and x’ are
maximizers. Hence g has at most one maximizer, as claimed. Under the conditions of
exercise 12.8, the right hand side of the Bellman equation is strictly concave, so there
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is one and only one optimal policy for the savings model. Continuity now follows
from Berge’s theorem (page 342).

Solution to Exercise 12.10. Under the conditions of corollary 12.1.10 we have (v*)(a) =
U'(a—o(a)) forall a > 0. Since U is strictly concave, U’ is strictly decreasing and
therefore invertible with strictly decreasing inverse. Denoting that inverse by h, we
have a — o(a) = h((v*)'(a)). Because v* is strictly concave, its derivative is strictly
decreasing. Hence a — a — o(a) is strictly increasing.

Solution to Exercise 12.11. We provide the key ideas of the proof. Fix ap € (0,0), set
so := 0(ap) and let

h(a) := Ul —s0) +p [ 0"[£(50,2)](d2)

Then h(a) < v*(a) in a sufficiently small neighborhood of ag, where s is a feasible
choice. (The neighborhood is nonempty because s is interior.) Moreover, h(ag) =
v*(ap) holds. Hence the derivative of v* at a¢ exists and is equal to /'(ag). By the
definition of A, this is U’ (ag — sg) = U’ (ag — o(ap).

Solution to Exercise 12.12. We have Mw; < a;w; + B; pointwiseon S fori =1,2. Asa
result, by linearity of M,

Mw = Mwqi + Mw; < aqwq Jr,Bl + arwo +‘32 < IX(ZU1 +w2) +,3
where a := max{a,ay} and B := 1 + Bo.

Solution to Exercise 12.13. This equivalence follows directly from the definition of
by S.

Solution to Exercise 12.14. If v € bA(S), then |v| < M for some M € N. But then
|v|/x < M, since k < 1. Hence v €C b %(S). The proof of the second case is similar.

Solution to Exercise 12.15. The only nontrivial part of the proof is the triangle inequal-
ity. This is still quite straightforward: If u,v,w € b.S, then, using add and subtract
followed by the triangle inequality in IR,

voow

u 0
<z =2 |2 = 2] < = ol o = wlly
K K

‘ u w
K K K

K

Taking the supremum yields d (1, w) < di(u,v) + di(v, w), as was to be shown.

Solution to Exercise 12.16. Regarding the first claim, suppose « is Borel measurable.
Pointwise limits of measurable functions are measurable and d, convergence implies
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pointwise convergence, so by %(S) is closed in (1S, di). Regarding the second claim,
suppose « is continuous and let (v,) be a sequence in bxcS converging to v € b;S.
Since v, /x — v/x uniformly, and since uniform limits of continuous functions are
continuous, the function v/« is continuous. Products of continuous functions are con-
tinuous, so x(v/x) is continuous. That is, v € bycS.

Solution to Exercise 12.17. We provide the proof that T is invariant on bxcS. Continu-
ity of Tw follows from lemma 12.2.15, the continuity of » and Berge’s theorem of the
maximum (page 342). Hence we need only show that Tw is x-bounded. To verify this,
we use lemma A.2.18 on page 336, combined with the triangle inequality, to obtain

|Tw(x)| < max |r(x,u)|+ max p [ |w[F(x,u,z)]|¢(dz)
uel(x) uel’(x)

By assumption 12.2.9, the first term is bounded by Rx(x). Applying the second part
of the same assumption yields

max p [ [wlF(x,12))p(dz) < max p [ wlxlFx,u,2)]p(d2) < pllwlfr(x)

uel(x
As aresult, |[Tw(x)| < Rr(x) + p||w||«Br(x). It follows directly that Tw is x-bounded.
Solution to Exercise 12.18. We claim the existence of a A < 1 such that
T(v+ax) < Tv+ Aax forallv € beeSand a € Ry (12.18)

To see that this is so, fix v € bcS and a € R;. We have

(T(v+ax))(x) = max {r(x,u) +p/(v+aK)[F(x,u,z)]4>(dz)}

uel(x)

= Tov(x) + p max a/K[F(x, u,z)]¢p(dz)

uel'(x)
Applying assumption 12.2.9 leads to the bound
(T(0+ax)) (x) < To(x) + appx(x)

In this expression, as part of assumption 12.2.9, B can be chosen to satisfy fp < 1.
With A := Bp, the proof is now complete.



